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Iepiinyn

Ot cOYYPOVOL KOOIKEG Y10, TNV ATOTIUN G TOV KATACKEVOV, TOPEXOVV TPOTACELS Kol KATELOLVTI-
PLEC YPOUULES Yo T xpnon HeBOdwV eniAvong ypovoictopiog ota TAAIco TV avalvcemy. Q6T000,
1 TPOGOUOIWGOT HEYAA®Y KATAGKEVMV GTO TEGIO TOL YPOVOL UTOPEL VO KATAGTEL VTOAOYIGTIKA OLGVLL-
eopn. Eropévag, dnovpyeitor o avéykn yia vées, tayeieg Kot vynAng mototntog pebddovg emi-
Avonec. Or pébodor Meiwong Taéng Ipocopordpatog (MOR), ot omoieg mpoceyyilovv peydia vo-
AOYLOTIKA HOVTELD LLE VTTOKATAGTATO YOUNAOTEPNG TAENG, OTOTELOVV U0, EAKVGTIKY EMIAOYN TPOG
Kavomoinom avtng g avaykns. Ot texyvikéc Meiwong Taéng Ilpocopoidpatog ywpiloviot 6Tig Ko-
myoplog ek TV VOTEPWY KOl €K TV TPotépwv. H mpdTN katnyopia, apopd G€ TEYVIKES, TOL KO-
taokeLdlovv to mpocopoiopa petpévng 1aéng (ROM) petd ) devépysio oplopéVeOV EMAVGEMV
TOV GUGTHLLOTOG KOl TPOGPEPOVTOL WOLUTEPO Y10 TNV EPAPLOYT GE TPOGOUOIMUOTO, TOV £EAPTDOVTOL
amd Myec TapAUETPOLS, OALA £xoVV dtabéco peyaro TAnbog mapatnpricemv. H devtepn kotnyopia
aopd o neBOO0VG 01 omoieg PacilovTal 6T PLGIKY TOV JETEL TO EKAGTOTE TPOPAN L KOt GuVOETOVY
TO TPOGOUOIMUN PHEWMUEVNG TAENG YOPIC TNV aVAYKN TPO-VITOAOYIGUEVOV ADGEMV TOV GLUGTILOTOC.
AvTIpos®meELTIKO TapAdELYLa TG 0gVTEPNG Katnyopiog amoterel 1 péBodog tov Id10-I'evuicevpévon
Awyopiopot (Proper Generalized Decomposition - PGD), 1 omoia Ko avaiveTon otnyv mapodoa ie-
TOTTUY0KT EPYOCiaL.

H pébodog PGD Baciletar mdvm otny £vvola TV avarmapocstdcewy yopllopévov petafintov. To
byvooto medio petatonicemv, avalnteitol ot Lopen evog afpoicatog SLUSIKMV/TAVUGTIKOV Y1VO-
LEVOV YOPIKAOV KL YPOVIKOV SOVOGLATOV EUTAOVTIONG, enovopalopeva PGD-popeég kat popemve-
TOL HECE EMOVOANYEWDY EUTAOVTIONG. XTO TAAIGLH TNG SVVAUIKNG TV Kataokevmv, 1 PGD pmopet va
ypnopomon el ¢ Evag un-emavénTikdc EMAVTNG 6€ OAOKANPO TO YWPOYPOVIKO TESIO GTO 0Toio Opi-
Cetan 1o ekdotote TpOPANUa. O emavénTikdc poppraAiondg g pebddov Newmark yio tn ypovikn olo-
KMpwon tov eElodcenv Kivnong, TpoPdiletal o pia 16o0d0vaun un-emavéntiky Tov popon. Etot,
TO QLUVOULKO GOGTNO OVTITPOSMTEVETOL OO pio Lovo adyefpikn yopoypovikn e&icwon. Kat’ avtov
TOV TPOTO Ol OMOLTH|GELG GE UV Kot armoOnNKeLTIKO YDpo, KaBMG Kol 01 VTOAOYIGTIKOL YPOVOL UITo-
povv va petwbovv. H axpifeta, n amodotikotnra, Kabhg kat ta Opla g tpoctyyions PGD-Newmark
avadetkvoovtat péoa amd apduntikd tapodsiypoto. TELOG, eEdyovtal GUUTEPACUATO GYETIKA LE TNV
e€EMEN TOV YOPIKOV KO YPOVIKAOV SOVUGUATOV EUTAOVTIONG KATO TN GVYKALGN, TI] GUVOAIKN amd-
doon g peBddov, Kabmg Kot TV EMPPOn SPOPOV aAYOPIOUIK®OV TOPAUETP®V GTN CLUTEPIPOPA
oVYKMOTG.

AéEerg Kherond
[Tpocopoiopa Metwpévng Taéng, Idto-I'evikevuévog Atoywpiopds, Xetoukn Mnyavikn, Avva-
pkn tov Katoaskevmv






Abstract

Modern codes for structural assessment provide recommendations and guidelines
on the use of time-history solution procedures as a feasible analysis route. Unfortu-
nately, analyzing large scale structures in the time domain is computationally taxing.
Hence, a requirement is identified for rapid, yet high fidelity, solution procedures.
Model Order Reduction (MOR), i.e., the approximation of large computational mod-
els with significantly smaller ones, is an attractive option towards this objective.
MOR methods are divided into a-posteriori and a-priori methods. The former in-
cludes techniques that build the Reduced Order Model (ROM) after computing some
solutions of the system and is especially useful when the model has a relatively small
number of parameters but many observations. The latter methods rely solely on the
physics that govern the problem and construct the ROM without the need of pre-
computing any solution. A representative example of the a-priori methods is the so
called Proper Generalized Decomposition (PGD), which is considered in this thesis.

The PGD builds on the concept of separated representations. The unknown dis-
placement field is sought in the form of a sum of dyadic products of spatial and tempo-
ral vectors, called PGD modes and is iteratively assembled by enrichments. Within
the framework of structural dynamics, the PGD can be used as a non-incremental
solver in the entire space-time domain. The incremental Newmark time integration
scheme is cast into its space-time equivalent and the dynamic system is represented
by only one algebraic space-time equation. In this manner, memory/storage require-
ments as well as computational runtimes could be reduced. The accuracy, efficiency
as well as the limits of the PGD-Newmark space-time approach are demonstrated via
numerical benchmarks. Several conclusions are drawn regarding the evolution of
the spatial and temporal enrichment vectors during convergence, the overall perfor-
mance of the approach as well as the influence of some algorithmic implementation
parameters on the convergence behavior.

Keywords

Reduced Order Model, Proper Generalized Decomposition (PGD), Earthquake
Engineering, Structural Dynamics






Contents

1 INTRODUCTION

1.1 Motivation and Problem Statement . . . . . . .. ... ... ... . ... ..
1.2 Model Order Reduction (MOR) . . . . . . . . .. . .. . . e
1.3 Scopeofthe Thesis. . . . . . . . . . . e
1.4 Thesis Layout . . . . . . . . e
2 DYNAMIC ANALYSIS OF STRUCTURES

2.1 Introduction . . . . . . . . .. e
2.2 Problem Formulation. . . . . . . . . . . . . . . . e

2.2.1 Elastodynamics . . . . . . . . . . . . e e

2.2.2 Equation of motion . . . . . . . . . ...
2.3 Newmark Method - Incremental Solution Approach . . . . ... ... ... ............

3 PROPER GENERALIZED DECOMPOSITION (PGD)

3.1 PGDPrinciples . . . . . . . e
3.1.1 Separated Representations . . . . . . ... ... ... ... ...

3.1.2  Successive Enrichment Procedure . . . . . ... ... ... ... ... . ... .......

3.1.3  From POD to PGD-Based Model Order Reduction . . . . ... ... .. .........
3.1.3.1 Relevant Information from SolutionData . . . ... ... ...........

3.1.3.2  Motivation for an 4 Priori Space-Time Separated Representation . . . . . . .

3.2 Separating Physical Spaceand Time . . . . . .. ... ... ... .. ... ...
3.2.1 Continuous Space-Time Decomposition . . . . ... ... ... ... ... ........

3.2.2 Discrete Space-Time Decomposition . . . . .. ... ... ... ... ... .....

3.3 Space-Time Newmark - Non Incremental Solution Approach . . . . ... ... ... .......

4 NUMERICAL SIMULATIONS

4.1 Single-Degree-of-Freedom System . . . . . . . . .. .. e
4.1.1 Harmonic Excitation . . .. .. .. ... ... ...

4.1.2 Impulsive Excitation . . . .. . ... . .. ..

42 2DFrame . .. . . . .
4.2.1 Harmonic Excitation-Resonance . . . ... ... ... ... .. ... ...
4.2.1.1 Case 1: Arbitrary-1 Spatial and Temporal Initialization . . ... ... .. ..

4.2.1.2  Case 2: Arbitrary-2 Spatial and Temporal Initialization . .. ... ... ...

4.2.1.3  Case 3: Static Spatial and Arbitrary-1 Temporal Initialization . . . . . . . ..

4.2.2 Impulsive Excitation . . . . . . .. . . . ...
42.2.1 Case 1: Arbitrary-2 Spatial and Temporal Initialization . . ... ... .. ..

4.2.2.2 Case 2: Static Spatial and Arbitrary-1 Temporal Initialization . . . . ... ..

423 Transient Excitation . . . . . . . .. ... e

43 3DFrame . . . . ...

5 CONCLUSIONS AND FUTURE WORK
5.1 Summary - Conclusions . . . . . . . .. ...
52 FutureResearch. . . . . . . . . .

X

N N N =

—_
— O N33

[

15
15
15
16
16
17
18
19
19
20
23



A Tensor Algebra Definitions

59



List of Figures

1.1
1.2

1.3

2.1
2.2

3.1
3.2

4.1
4.2
4.3
4.4
4.5
4.6
4.7
4.8
4.9

4.10

4.11
4.12

4.13

4.14
4.15
4.16

4.17
4.18
4.19

4.20
4.21
4.22

4.23

4.24
4.25
4.26

4.27

Analysis computational cost with and without MOR . . . . . . ... ... ... . ... 2
Solution field memory/storage requirements for PGD, mpgp = nenr(npors + 1), and
FEM, MFEM = IDOFsTUt  + v o o e e e e e e e e e e e e e e e e e e e e e e e e e e e e e e 4
Discretization of one 3D domain (FEM) vs three 1D domains (PGD) . . . .. ... .. 4
Deformable domain Q, with volume V, subjected to boundary conditions. . . .. ... 7
Acceleration variation for the Newmark method . . . . .. ... ... ... .. ..... 13
[llustration of a plane cantilever beam in the space-time framework: Q x (0,77 . ... 19
1D illustration of the fixed-point algorithm . . . . . . ... .. .. ... ... ... ... 26
SDOF Case 1: Model . . ... ... . . ... 29
SDOF Case 1: Response . . . . . . .. . . et 31
SDOF Case 2: Model . . . ... ... .. . . 32
SDOF Case 2: Response . . . . . . . . o i i ittt e e e e e 33
2D Frame: Model and excitation cases . . . . . .. ... ... ... 34
2D Frame: Eigenmodes 1—6 . . . . . . . . . .. . . . ... 34
2D Frame - Resonance: Ground acceleration . . . . . ... ... ............. 35
2D Frame Resonance-Case 1: Convergence and relative runtimes . . . . ... ... .. 36
2D Frame Resonance-Case 1: Response . . .. ... ... ... ... .......... 37
m) (m)
2D Frame Resonance-Case 1: PGD Spatial ( (””I ) and Temporal (lu(T’l) Modes .. 38
us 2
2D Frame Resonance-Case 2: Convergence and relative runtimes . . . . . .. ... .. 39
2D Frame Resonance-Case 2: Response . . . . .. ... ... .. ... ......... 40
(m)
2D Frame Resonance-Case 2: PGD Spatial ( (””I ) and Temporal (W) Modes . . 41
s 12
2D Frame Resonance-Case 3: Reference static analysis . . . .. ... ... ...... 42
2D Frame Resonance-Case 3: Convergence and relative runtimes . . . . . ... .. .. 42
2D Frame Resonance-Case 3: Response . . . ... ... ... ... ... ........ 43
m) (m)
2D Frame Resonance-Case 3: PGD Spatial ( (””I ) and Temporal (W) Modes .. 44
2D Frame Impulse: Excitation, Convergence and Runtimes . .............. 45
m) (m)
2D Frame Impulse-Case 1: PGD Spatial ( "’”I ) and Temporal (hl:‘ o ) Modes . ... 46
S 2 S 2
2D Frame Impulse-Case 1: Response . . . . ... ... .. .. ... ... 47
2D Frame Impulse-Case 2: Reference static analysis . . . ... ... . ... ...... 48
2D Frame Impulse-Case 2: Convergence and relative runtimes . . . . ... .. ... .. 48
m) (m)
2D Frame Impulse-Case 2: PGD Spatial ( = ) and Temporal (lllll(tT)') Modes . ... 49
S S 2
2D Frame Impulse-Case 2: Response . . . . . ... ... ... ... ... ..... 50
2D Frame Transient: Kobe ground acceleration [23] . . . . ... ... .. ... ... .. 51
2D Frame Transient: Convergence and relative runtimes . . . . .. ... ... ... L. 51
m) (m)
2D Frame Transient: PGD Spatial ( (m)| ) and Temporal (I o ) Modes . . . .. ... 52

X1



4.28 2D Frame Transient: Response . . ... ... ... ... ... ... ... 53

4.29 Global error convergence . . . . . . . . . . . i e e e 54
430 3D Frame: Model . . . .. .. . .. e 55
4.31 3D Frame Transient: CONVEIZENCe . . . . . . . v v v v v i e e et e e e et e e e e e 55

4.32 3D Frame Transient: Response . . . .. ... ... ... ... ... ... 56



List of Tables

4.1
4.2
4.3
4.4
4.5
4.6

2D Frame Resonance-Case 1: Runtime Speed-up . . . ... ... ... ......... 36
2D Frame Resonance-Case 2: Runtime Speed-up . . .. ... ... ... ........ 39
2D Frame Resonance-Case 3: Runtime Speed-up . . . ... ... ... ......... 42
2D Frame Impulse-Case 1: Runtime Speed-up . . . . ... .. ... ... ........ 45
2D Frame Impulse-Case 2: Runtime Speed-up . . . . . ... ... ... ... ..... 48
2D Frame Transient: Runtime Speed-up . . . . . . .. ... ... ... ... ....... 51

Xiil






Chapter 1

INTRODUCTION

1.1 Motivation and Problem Statement

Although the computer speed and memory capacity continue to double every 18 months (Moore's
law), the phenomenon that the demand of computer storage and speed will always exceed existing
capabilities has been consistently demonstrated in finite element analysis during the past half century,
as brilliantly stated by Qu in [7]. The remarkable progress in computer capabilities has rendered the
resolution of problems involving millions of unknowns an ordinary task. This progress, combined
with decades of research in numerical analysis, have yielded an extensive range of computational
tools that can predict the behavior of complex structures and mechanical systems.

However, many scientific and engineering problems, to this day, remain intractable either because
of their numerical complexity, or because of requirements (e.g. memory, time) that make them unaf-
fordable, even for today’s advancement in computational technologies. Some examples of demand-
ing elastodynamic problems. For example, haptic feedback applications for surgical simulators [§&],
micro/nano-electromechanical systems (MEMS/NEMS), dynamic data-driven applications [9] and
optimization frameworks in industrial and structural design, are but a few very demanding structural
dynamics problems.

A key issue in structural dynamics is the evaluation of the response time history of engineering
structures subjected to transient excitations. To this end, there exist many conventional methods, in-
cluding analytic strategies (for linear systems) and incremental (step-by-step) time integration schemes
[1]. Models in structural dynamics, consist of a system of governing differential equations describing
the system, supplemented by boundary conditions, which are usually discretized in space with the Fi-
nite Element Method (FEM), leading to an Ordinary Differential Equation (ODE) that is to be solved
in the time domain. Next, implicit or explicit time integration schemes are used for the temporal
discretization of the evolution problem. Employing a fine spatial mesh for accuracy and choosing a
small time step to avoid instability issues (especially for explicit schemes), results in a system of a very
large number of degrees of freedom, inevitably increasing the demand for memory, time and energy
resources. Conventional time integration schemes (e.g. CDM, Newmark, HHT) differ in the way the
temporal derivatives of the displacement field are approximated. Their common ground, however, is
a resulting recursive formula that is solved via an incremental solution procedure.

An alternative, non-incremental approach, would be to cast the incremental solution procedure
over the entire space-time domain. Then, the resulting problem would amount to the solution of a
linear system with a dimension equal to the product of the spatial and temporal dimensions of the initial
problem. The solution of this linear system, would yield the entire space-time field. In [10], finite
elements have been applied simultaneously in space and time. In [11], Hughes et. al introduced the
application of space-time finite elements in elastodynamics and structural dynamics. Later, space-time
finite elements were employed for elastodynamics analyses on structured and unstructured meshes in
[12]. The space-time FEM approach has also been applied in many different engineering problems

1
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Figure 1.1: Analysis computational cost with and without MOR

such as contact mechanics [13], multiscale modelling [14] and fluid-structure interaction [15], among
others.

Despite the many computational tools available, the need for novel numerical strategies, that can
potentially decrease computational costs and/or memory requirements by exploiting today’s compu-
tational resources in a more efficient way, is always an important task. There is an evident incli-
nation/interest towards low dimensional descriptions/surrogates that can approximate the full order
model as accurately as possible.

1.2 Model Order Reduction (MOR)

Model Order Reduction (MOR), i.e. the approximation of large computational models with sig-
nificantly smaller ones, constitutes a promising tool towards this task. It is because of the above-
mentioned computational bottlenecks, that structural dynamics has been one of the first fields of engi-
neering practice where MOR has been employed. The classic method of Modal Superposition ([27])
can be viewed as a sort of MOR. In [16], system eigenmodes are used in order to reduce the number
of degrees of freedom in nonlinear dynamics applications. To find sufficiently accurate solutions with
significantly lower computational costs, several approximation methods and MOR strategies have
been proposed in the literature. In general, they can be divided into methods that require offline com-
putations to achieve online speedups, termed a posteriori and methods that not need any offline step,
termed a priori. Fig.1.1 illustrates the online/offline cost for different MOR approaches.

The a posteriori methods, also referred to as projection-based or data-driven, build the Reduced



Order Model (ROM) using computed snapshots or empirical realizations of the system. In essence,
projection-based MOR techniques rely on the analysis of system snapshots to define a lower dimension
vector space and the projection of the governing equations onto this low dimension vector space. The
original degrees of freedom of the model (e.g. FEM nodal displacements) are swapped with an as
much as possible reduced number of generalized coordinates that adequately describe the eigenmodes
the contain the most “energy” of the autocorrelation matrix of the snapshots. The most prominent a
posteriori approach is the Proper Orthogonal Decomposition (POD). The POD technique has been
developed and re-discovered in many branches of science under different names such as Principal
Component Analysis and Karhunen-Lo¢ve Decomposition in signal processing, but also Hotelling
transform, Eckart-Young theorem and Singular Value Decomposition (SVD) in linear algebra and
Empirical Modal Analysis in structural dynamics (see [17] for more). In structural dynamics, the
POD is used to determine the dominant motion patterns for an optimal low-order description of linear
and nonlinear systems ([28], [26]). The transformation into the low order subspace depends on the
derived POD modes obtained from the system snapshots. Its performance, for the case of transient
excitations mainly depends on the snapshot time period [30], [29].

A priori methods build the ROM without the need of precomputing any solution of the problem.
These techniques are based on knowledge of the governing equations. A representative example of a
priori MOR is the Proper Generalized Decomposition [22]. The key point of the PGD is the concept
of separated representations. The problem solution which is usually a multivariate function, is sought
in the form of a sum of products of simpler, univariate functions.

As stated in [17], the origin of the PGD can be traced back to the radial loading step within the
LArge Time INcrement (LATIN) method proposed by Ladeveze [31], as a space-time separated rep-
resentation in non-incremental structural mechanics solvers. The term was first coined by Chinesta
et al. and was developed in [32] and [33], where a novel solution method for non-Newtonian fluid
models in high-dimensional phase spaces has been developed. Their work was soon identified to be
a generalization of Ladevéze’s work. Subsequently the PGD has been introduced as a solution/MOR
method for many different scientific areas such as the solution of Helmholtz equations [34], mag-
netostatics [35], Boltzmann and Fokker-Planck equations [36], steady flows [43], contact problems
[37], multiscale analyses [39], [40], shape optimization [38], virtual surgery simulations [41] and even
real-time simulations on e-books in the context of augmented learning [42]. Lately, it has also found
application in lattice structure problems [44] and brittle fracture with random field parameters [45].

In the field of structural dynamics, it has seen a wide variety of uses under different settings.
In [46], the PGD is used as an efficient black-box integrator for solid dynamics, that computes a
multi-parametric solution field, considering analyses parameters (e.g. initial conditions) as extra co-
ordinates. In [47], the PGD is used for the space-time resolution of elastoplastic problems. The work
of Boucinha et al. [19] was the first to propose a tensorial formulation of various time integration
schemes (including the Newmark scheme) within a non-incremental solution procedure. The PGD
allows one to consider the entire problem simultaneously in space and time, while using conventional
spatial discretization strategies (e.g. FEM). Bamer et al. applied the Newmark tensorial PGD formu-
lation to linear structural dynamics [21]. Shirafkan et al. implemented the PGD space-time approach
to the quasistatic analysis of elastoplastic structures and physically interpreted the spatial and temporal
modes, for which the coined the term PGD modes.

One key benefit of a separated representation of the solution field, is that it drastically reduces com-
puter memory and storage requirements, especially when a few PGD modes can accurately represent
the system solution (see Fig.1.2). Furthermore, in the PGD framework, the dimension and complexity
of the problem scales linearly with the number of state space! dimensions, instead of exponentially.

Given the aforementioned advantages, one can conclude that the PGD can enact two distinct roles
within a computational mechanics framework, depending on the nature of the solution field:

I The term state space refers to the vector space of all state variables of a system under consideration, i.e. generalized
coordinates, system parameters etc.
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Figure 1.2: Solution field memory/storage requirements for PGD, mpgp = nenr(npors +n1), and FEM, mppm =
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1. Known Field: For a solution field that has already been computed using conventional methods,
the PGD can act as a compression algorithm, achieving minimum storage requirements.

2. Unknown Field. For an unknown solution field, the PGD can act as a MOR method, mitigating

the problem of high computational costs.

The concept of the PGD, as well as the space-time PGD-Newmark formulation are presented in detail

in Chapter 3.
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Figure 1.3: Discretization of one 3D domain (FEM) vs three 1D domains (PGD)



1.3 Scope of the Thesis

The scope of this thesis is the methodological presentation of the Newmark-PGD space-time formula-
tion and the investigation of applicability to linear structural dynamics. The method is demonstrated
by means of numerical benchmarks of 3 different models. The convergence behavior, accuracy and
numerical efficiency is presented, as well as the limits of the approach. The evolution of the spatial
enrichment vectors is investigated during convergence and compared to the linear modes of vibration.
This work aims to answer the following questions:

1. Does the PGD space-time approach yield accurate results for linear structural dynamics prob-
lems?

2. Is the approach able to accelerate the analyses?
3. Is there any memory/storage requirement reduction achieved?
4. Can the spatial PGD modes be related to the linear modes of vibration?
To this end, the following steps were carried out:
 Extensive literature research of the PGD method.
* Development of MATLAB code for the dynamic analysis of structures.

* Development of MATLAB code for the algorithmic implementation of the PGD space-time
approach.

1.4 Thesis Layout

After this introductory chapter, this work is structured as follows. Chapter 2 presents the mathemati-
cal formulation of elastodynamics and the conventional Newmark method for solving the equation of
motion. In Chapter 3, the Proper Generalized Decomposition (PGD) is presented in detail, the sepa-
rated representation principles are given and the PGD-Newmark space-time approach is formulated.
Chapter 4 contains the numerical benchmarks used for the validation of the method and Chapter 5
concludes with some remarks and proposals for future work. Some brief Tensor Algebra definitions
are included in Appendix A.






Chapter 2

DYNAMIC ANALYSIS OF STRUCTURES

2.1 Introduction

Apart from static loads, engineering structures may be subjected to dynamic loads, that is, loads whose
magnitude as well as direction of action and/or position may vary with time. Therefore, the funda-
mental objective of structural dynamics is the analysis of the response of a given structure undergoing
dynamic loads. Two key facts differentiate dynamic from static analysis. The first, is the temporal
variance of the loads, hence the dependence of the deformations and the stresses on time. The second
one is that the position of the structural material points changes with time, so, apart from displace-
ment, they have velocity and acceleration. Inasmuch as the structure has mass, the acceleration of
the material points produces inertial forces that constitute additional loading, and therefore cannot be
ignored.

In this chapter, the problem for the dynamic analysis of structures will be formulated for continuous
structures, discretized as systems with a finite number of Degrees of Freedom (DOFs) at the nodes
of the given structure. The equations of motion will be stated for a linear Multi-Degree-of-Freedom
(MDOF) system and then the Newmark direct time integration scheme will be presented.

2.2 Problem Formulation

2.2.1 Elastodynamics

Ip

Iy

Figure 2.1: Deformable domain Q, with volume V', subjected to boundary conditions.



Point of departure, for the initial boundary value problem (IBVP) of conventional elastodynamics,
is the linear momentum balance equation at a material point of a body , in the time domain (0, 7'].

V-0 +b=pi, in Qx(0,T], 2.1

where a(x,?) is the second order Cauchy stress tensor, V- @ represents the divergence of the stress
tensor [5], b is the vector field of body forces and u(x, ¢) is the displacement vector field. With p(x) we
define the density of the material within the body 2. Dirichlet boundary conditions are defined on the
surface I'p and Neumann boundary conditions are defined on surface I'y of Q (Fig.2.1), respectively,
as:

u=d, on Ipx(0,T] (2.2)

‘n =t, on I'nyx(0,T] (2.3)

IE]

where t is the external surface tractions vector and n is the normal to the boundary surface vector. The
initial conditions are a displacement field and a velocity field at time instant ¢ = 0.

u(x,0) =uy, m Q (2.4)

u(x,0) =vy, m Q (2.5)

In a Galerkin approximation manner, multiplying Eq. (2.1) by a kinematically admissible vector
field w = du (often called weight/test function or virtual displacement), and integrating over the entire
body volume €, one gets:

fg[v-g]-de+be-de:pru-de (2.6)

Performing a partial integration of the first term and making use of the divergence theorem leads
to the weak form of the IBVP (including the boundary conditions): (for the sake of simplicity, math-
ematic manipulations are omitted but the procedure can be found in [4], [5])

f p5u-i'1dV+f be:adV=| 6u-bdV+| bu-tdly (2.7)
Q == Q Iy
where € is the strain tensor and t is the boundary tractions vector field.

For the spatial discretization of Q the Finite Element Method (FEM) is employed. Adopting shape
(interpolation) functions ' |, whose coefficients are arranged in matrix ND, the displacement field
within each element u(®" and its 2" temporal derivative, as well as the arbitrary virtual displacement

are expressed, respectively, in terms of the nodal displacement vector u®

(nodal) 25

a(® = NEDy()

(nodal) (2 : 8)

ILagrange polynomials are commonly adopted.



. (el) _ D). (el)
u® =NDg o (2.9)
D) _ N(eD 5q(eD
su® =NDou ), (2.10)

Equivalently, the element strain field e(*) = % (Vu(el) + Vu(el)T) and the virtual strain field 5"
are expressed via the element nodal displacement vector as:

1) _ e, (e)

eV =BDur (2.11)
1) — geD 54D

5e' ) =BDou ) (2.12)

where BD is an element strain-displacement matrix, containing the derivatives of the shape functions
Neeb,

Inserting Eq. (2.8) - (2.12) into the weak form Eq. (2.7) leads to a spatially discretized form of the
Principle of Virtual Work for an element with volume V', occupying a domain Q.

su'®)

N pNeD dv(el)) a©
Qe

(-

M)

’ (f (eD) B(el)ngV(eD)
Qe =

~ S

£

int

N ( N(el)deV(e‘)) (2.13)
Q(eD

b&)

+U N(el)TEdFN) =0
'y

v

4

ext

Next, in a general FEM fashion, an operation is defined, and performed over all elements, that
casts the local element properties(matrices, coordinates, etc.) to a global structural formulation 2.
Hence, the Principle of Virtual Work is expressed in global form for the entire system:

Su UQNTdeV)i'H(fQBngV)+(fQNdeV)+( rNNTfaer) =0 (2.14)

[ -/ [ — - -~ )
v v "

M fine b fext

ZDetails on the specifics of the global assembly operation can be found in [1].
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where M € R"s*"s is the global mass matrix of the system, fj,; € R™s is the global internal force vector,
b € R™s is the global body force vector and fex; € R™s is the global external force vector. The number
of Degrees of Freedom (DOFS), which depends on the discretization, is denoted by ng.

Under a Linear Elasticity regime, the stress-strain constitutive relation (Hooke’s law) is expressed
in tensorial form as:

0ij=Cijri€ri (2.15)
where C;jp; 1s the 4™ order elasticity (or stiffness) tensor, containing the elastic moduli (or material

properties). Using the underline convention (see Appendix A), Eq. (2.15) can be written in matrix
form as:

(2.16)

I8
I
e
e

Isolating the element internal force vector from Eq. (2.13) and substituting stress and strain terms,
according to Eq. (2.16) and Eq. (2.11) respectively, leads to:

nt

£ _ ( f . BETCBE gV | g = KDy (2.17)
Q €

where KD is the local element stiffness matrix. Assembly of all element stiffness matrices leads to
the global stiffness matrix of the system K € R"™s*"s,

The requirement for the Principle of Virtual Work to hold for any virtual displacement, leads to
the equation of motion of the system:

Mii+ Ku+b +foxr = 0 (2.18)

2.2.2 Equation of motion

The problem of determining the dynamic response of a system is mathematically described by the
following initial value problem (IVP), where the right hand side is the sum of the external and the
body force vectors.

Mu(?) + Cu(z) + Ku(t) = £(2)
ulto) = ug (2.19)
u(to) =ug

where: M is the mass matrix, K the stiffness matrix, C the Rayleigh damping matrix ([1]), u the nodal
displacement vector, i the nodal velocity vector, i the nodal acceleration vector and f the external
force vector. Eq. (2.19), can be alternatively written as:

F1(t)+Fp(t)+Fgt)-£(¢) =0, (2.20)

where Fy(¢) = Mii(¢) are the inertial forces, Fp(¢) = Cu(¢) the damping forces and Fg(¢) = Ku(¢) the
linear elastic restoring forces

The equation of motion of a vibrating system Eq. (2.19) written in the form of Eq. (2.20) expresses
the equilibrium condition of all the forces acting upon the system, that is the external excitation forces
and the internal resistance forces, at a particular time instant ¢.
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The equilibrium condition for a dynamic, linear elastic, damped system, subjected to seismic ex-
citation, with ng degrees of freedom is expressed in matrix form as:

Mii(¢) + Cu() + Ku(t) = —Mrii(2), 2.21)

where M is the (ns x ng) mass matrix, K the (n; x ng) stiffness matrix, C the (ns x ng) damping
matrix, u the (ng x 1) nodal relative displacement vector, ii ; the ground acceleration and r the (n, x 1)
influence vector, that expresses the spatial distribution of the external excitation, over the discretized
computational domain.

Mathematically, Eq. (2.21) represents a system of linear 2" order differential equations, the so-
lution of which can be computed via any conventional method of solving ODEs with constant coef-
ficients. Such conventional methods, however, can be particularly computationally taxing, especially
when the order of the coefficient matrices is high. Within a Finite Element Analysis (FEA) setting, the
system matrices are usually characterized by a sparse and banded matrix structure. This fact entails
the use of numerical methods, tailored to engineering problems, that exploit this sparsity.

The solution techniques that are commonly adopted are the Modal Superposition Method, the
Direct Numerical Integration Schemes, the Response Spectrum Analysis (RSA) and the Frequency
Domain Analysis. In the current work, the linear elastic analyses are carried out via direct numerical
integration of the equations of motion.

2.3 Newmark Method - Incremental Solution Approach

Point of departure for the Newmark scheme are the Taylor series expansion relations for the displace-
ment, the velocity and the acceleration at time instant ¢ + At:

w(t + At) =u(t) + Ata(t) + 71‘1@) + — 3 u(@)+— 1 u@)+- (2.22)
u(t+At) = u(t)+Atu(t)+2—u(t)+ =T u)+-- (2.23)
) ) o A
u(t+At):u(t)+Atu(t)+7 u@)+--- (2.24)
Rearranging equation Eq. (2.24),
o Lo A
Atu(t):u(t+At)+—u(t)—? u@+--- (2.25)

and substituting Eq. (2.25) in Eq. (2.22) and Eq. (2.23) yields the following expressions:

At? 2 A . At* .
u(t+ A = u(t) + Ata®) + -6(0) + g[ﬁ(t+At)—ﬁ(t)— S (t)—---] +o W@+ (226)
2 2 3
a(t + AL) = alt) + Atia(e) + Az—t'u(t) Ml [u(t + Af)—(t) - A—t W) - ] 4 Ag—t, W)+ (2.27)
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Truncating 4™ and higher order terms from the above equations, one gets the following finite difference
approximations:

2
u(t+At) =u(t) + Ara(d) + A?t[ﬁl(t+At)+21"1(t)] (2.28)

Wt + At =~ ult) + % [ﬁ(t+ At)+u(t)] (2.29)

These relations are implicit, in the sense that, in order to determine u(¢+A¢) and a(¢+At), aw(t+At)
is required. But, the accelerations (¢ + At) cannot be computed without u(¢ + A¢) and (¢ + Az). Let
us note here, that the above manipulations, eliminated 31 order temporal derivative terms and the
method has thus accuracy of the order of At W'(¢).

The above procedure is called the linear acceleration method, since the 3™ temporal derivative of
u is eliminated. If the rate of change of the acceleration within a time step is indeed constant, then
the approximation of truncating 4™ and higher order terms from the Taylor series expansions does not
affect the accuracy of the solution.

According to the Newmark method [18], the displacements and the velocities within the current
time step are computed by integrating the corresponding expression for the acceleration, assuming its
linear variation within the time step. After this integration, the finite difference expressions of the
Newmark scheme for the displacement and the velocity are the following:

u(t + At) = u(t) + Ara(t) + At [ (% - ,6) u(t) + pule + At) (2.30)

and
alt + At) = ut) + At[(1 - y)i(t) + yialt + At)] (2.31)

where f and y, 3 are parameters that are determined based on the desired accuracy and stability of the
numerical integration.

The most commonly known cases of the Newmark scheme are the linear acceleration method and
the constant - average acceleration method. First, Newmark proposed, as an unconditionally stable and
implicit method, the average acceleration method, which results from setting the parameters y = 1/2
and § =1/4 in Eq. (2.30) and Eq. (2.31). The linear acceleration method is acquired by setting y = 1/2
and B = 1/6, whereas choosing y = 1/2 and = 0 reduces the Nemwark scheme to the well known
Central Difference Method (CDM).

For the linear dynamic analysis case, if 28 = y = 1/2, then the Newmark method is unconditionally
stable, i.e. regardless of the time step A¢. Also, the method is conditionally stables for values of
y < 1/2. For y = 1/2 the method is at least 2" order accurate * . Figures 2.2a and 2.2b depict graphically
the constant and linear acceleration approximations respectively. The acceleration within a time step,
u(r), is integrated twice with respect to 7 to compute the velocity and displacement.

Substituting Eq. (2.30) and 2.31 in Eq. (2.21) (when expressed for time instant ¢ + A¢) and per-
forming some algebra, yields the following:

ku(z + At) = p(t + At) (2.32)

3In the literature, many authors, instead of § and y [3], make use of the letters a(= ) and 5(=y) [2]
4We note, for the approximation ug, of the exact solution w, that it is v-order accurate, if the error E := [u —ug| is
proportionate to At of the numerical procedure, i.e.: E := [u—ugo| < C(A#)¥, where C: a constant dependent on Az.
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il“ ‘l:l 4
u(t) = ii(t) + [u(t+At) i(t)]
ii(t) = %(ﬁ(t+At) +1i(t)) E
fi(tAL) [T i u(t+At)
T T e | \\\ u(t)

v

t t+At

-
— =+

t+At T
\ At 1 At |
| 1 |
(a) Average acceleration method (b) Linear acceleration method
Figure 2.2: Acceleration variation for the Newmark method
with
. 1 Y
k= +K 2.33
[ﬁAtz pace ] (2.33)
and
Pt + At) =foxi(t + At)+
[ Y
M+ —C|u(®)+
o uo
[ (2.34)
—M + —_— ] u()+
| BAL
1-2p Y 2p ] i}
M+ Clu(t
T 5 ()

Eq. (2.32) is solved in each time increment, given the system parameters M, K, C, the algorithmic
parameters 3, y and the current state of the system at time ¢ described by w(#), a(?), a(?).
Thus, having computed the displacement at time ¢ + At:

u(t +At) = p(t + At)k (2.35)

all that remains is to determine the velocity and acceleration. First, Eq. (2.30) is solved for (¢ + Af)
and from the acquired relation, u(z + At) is expressed, through Eq. (2.31), in terms® of u(t + At).

Though this procedure, the equation of motion is solved incrementally for the entire duration of
the problem. Next, a pseudo-algorithm for the Newmark scheme is provided (Algorithm 1). The
integration constants in line 3 of Algorithm 1 are computed as:

__1 Y _ 1
Co—m Cl—m Cz—m
CgZﬁ—l 042%—1 C5:%(%—2) (2-36)

ce=At(l—y) c7=7yAt

SFor the analytical expressions, see algorithm 1.
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and the effective force vector, in line 6 of Algorithm 1, as:

f(t + At) = £(¢ + At) + Mlcou(?) + cota(t) + c5ii(2)] + Clequ(?) + c4u(t) + c5in(2)] (2.37)

Algorithm 1 Newmark Integration Scheme
INPUT: K,M,C,f
OUTPUT: uj,u;,u;j, for j=1:n,
initial conditions: u(0),a(0),u(0)
select: At, B,y such that: y =0.58 = 0.25(0.5 +7)?
compute: integration constants — c1,cg,cs,c4,C5,Cg
compute: effective stiffness — K=K+ coM+¢;C
for j=0:n;—1do >(j+1=t+Ar)
compute: effective force vector — f(¢ + A¢)
solve: Ku(¢ + At) = f(¢ + At)
compute: velocities at ¢ + At — (¢t + At) =a(t) + cga(?) + cyu(t + At)
compute: accelerations at ¢ + At — (¢ + At) = colu(t + At) —u(t)] — cou(t) — cz(¢)
end for

R S A A oy

_.
<




Chapter 3

PROPER GENERALIZED
DECOMPOSITION (PGD)

3.1 PGD Principles

3.1.1 Separated Representations

The Proper Generalized Decomposition (PGD) is constructed upon a very old idea, i.e. the method
of separation of variables or Fourier method for partial differential equations. The novelty lies in the
ability of the PGD to construct sums of separated functions a priori, i.e. without any prior knowledge
on the solution nor the need for costly computer simulations or snapshots. Hence, it can be viewed as
an a priori approach to reduced-order modelling.

To begin with, consider a (computational) problem defined in a D-dimensional space for the un-
known field u(x1,...,xp). Coordinates x; may denote any physical coordinate (space, time, etc.) but
also any problem parameters such as material parameters or boundary conditions. The key idea of the
PGD, is that the solution for (x1,...,xp) € Q1 x -+ x Qp is sought in the form of:

o0
u(x1,...,xp)= Y Fi(x1)...FP (xp) (3.1
i=1
The PGD yields an approximate solution ™) in separated form

N
uMNM(xq,...,xp)= Y Fl(x1)...FP(xp) (3.2)
i=1

where both the number of summands (from now on called enrichments) N and functions FZJ (x;) are
unknown a priori. Eq. (3.2) is called a separated representation (also known as finite sum decompo-
sition) of the solution u. The separated representation resembles the classical separation of variables
used for solving Partial Differential Equations (PDEs) analytically (only in the limited cases when
this is at all possible). Furthermore, Eq. (3.2) is stated without loss of generality, in the sense that any
polynomial can be expressed in that form. It is worth noting here, that, in general, the nonlinear nature
of the representation Eq. (3.2) constitutes a computational burden.

To demonstrate the gain from using separated representations, we consider a 2D example, show-
cased in [6]. Assume that the sought solution of a 2D problem is given by u(x,y) = x"y™. Attempting
to approximate the solution using standard Lagrange polynomial approximation, one must consider
all monomials up to degree n +m.

15
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n+m 1

u M (x, y) = Y Zai_mxi_jyj (3.3)
i=1 j=1

Thus, an accurate approximation using Lagrange polynomials involves the calculation of (ntm)n+m+l)
weight terms «;_; ;. Nevertheless, inspecting the solution, one can easily conclude that only one non-
zero coefficient is to be obtained, i.e. a, , = 1.

On the contrary, the separated representation

N
uM(x,y) =Y FX@)F(y) (3.4)
=1

would capture the solution with only one term, i.e. N =1, Fj(x) = x", Fg (y)=y™.

3.1.2 Successive Enrichment Procedure

From the aforementioned, one can conclude that the PGD approximation Eq. (3.2) is a sum of N
functional products (enrichments), each involving D different functions FZJ (). This approximation is
constructed by successive enrichment, computing each functional product sequentially. Ata particular
enrichment step n + 1, with all previous functions FlJ <, (x;) as given, one must compute the current

new product of the D unknown functions F,Jl .1(x;). Hence, a 1D problem can be defined in Q; for

each one of the D functions F/ _, (x;).

In practice, this is achieved by invoking the weak form of the problem under consideration. In a
general computational manner, to determine these functions Fi; +1(x;), a discrete nonlinear algebraic
system of equations is to be solved. This nonlinearity arises regardless of the character of the initial
problem and stems from the fact that we seek one or more products of functions. This implies that
iterations are needed within each enrichment step.

To cope with this, very simple techniques have demonstrated to provide very good results both in
terms of accuracy and convergence. Throughout the PGD literature [22], greedy algorithms have been
employed, allowing the computation of one finite sum at a time, and within each greedy algorithm
step, naive linearization strategies (e.g. fixed point iterations) are applied. Throughout this work a
Fixed Point Algorithm is employed, that will be briefly presented in Section 3.3.

Within a Finite Element setting the computational domain is descretized using a mesh over each
coordinate space (2. Using conventional mesh based methods, the unknowns (degrees of freedom) to
be determined are in general o« MP, where M is the number of nodes used to discretize each coordinate
space. But employing the PGD approach, the number of unknowns is N x M x D (see Fig.1.2).

3.1.3 From POD to PGD-Based Model Order Reduction

Model Order Reduction (MOR) methods have found vast applications in engineering problems, espe-
cially for solving transient dynamic models in spatial domains that involve a large number of degrees
of freedom and very fine temporal discretization.

Assume the response of a transient model u(x,¢) defined in space (x € Q) and time (¢ € (0,T']).
Using standard mesh based techniques, the discrete solution is calculated at M nodal points and n;
time instants, provided that n; is large enough to satisfy convergence and stability criteria.

Within a finite element setting, acquiring the solution requires in general the solution of a linear
system of dimension npor = f(M), at each time instant, where npor is the number of degrees of
freedom. It is thus evident that the computational complexity of the solution procedure scales with
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M -n;. Many computational bottlenecks, such as domain complexity or/and convergence and sta-
bility constraints can require extremely fine spatial and temporal discretization respectively. This in
turn, scales the computational complexity and renders the solution unaffordable or even unattainable.
Hence, Model Order Reduction techniques constitute an attractive tool to surpass such computational
barriers.

3.1.3.1 Relevant Information from Solution Data

The Proper Orthogonal Decomposition (POD) is an established MOR technique that allows circum-
venting the above mentioned difficulties when the problem solution lives in a subspace of dimension
smaller than that of the original discrete problem.

Assuming that the solution u(x,?) is known at the nodal points of the spatial mesh for n; time
instants, one can define a snapshot matrix as:

1) (2) (ny)
u(ll) u(12) u( )
ng
2 2 2
Q= : . : 3.5)
(1) (2) ()
unDOF unDOF e unDOF

where each column represents a solution vector at a particular time instant. Next, what is known as
the snapshot two-point correlation matrix can be defined as:

C=QQ’ (3.6)

which is symmetric and positive definite.
The main objective of the POD method is to obtain the most characteristic structure ¢p(x) among
the solution vectors u(x, ¢;), V,j € [1,n,]. To this end, the following scalar quantity is to be maximized:

n n 2
B Zjil [ZiS{)F piui,;]

¥ PO (¢ )2

(3.7)

where ¢); 1s the i— component of vector ¢ and u; ; is the i— component of the solution vector at time
instant j.

The above maximization (Eq. (3.7)), mathematically amounts to, either solving the following
eigenvalue problem for the correlation matrix:

Chp=Ad (3.8)

or performing a Singular Value Decomposition (SVD)! directly on the snapshot matrix Q 2.

Q=Uzv’ (3.9)

The Reduced Order Model (ROM) is then constructed by defining a reduced basis that is spanned
by a selected small number, n, , of eigenvectors (Eq. (3.8)) (or left singular vectors (Eq. (3.9))). The

I'The SVD of a matrix yields matrices U and V whose columns contain the left and right singular vectors and a sparse
matrix X whose main diagonal contains the singular values.
2The singular values sv; of matrix Q are equal to the eigenvalues A; of matrix QQ”
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dimension n, of the subspace is chosen such that most of the solution relevant information is retained.
Various criteria exist for this choice, such as the selection of the n, eigenvectors ¢ associated with
the eigenvalues that belong in an interval [max(a;)/Z, max(«a;)), where Z is a large enough number
(e.g. 10®), or choosing as many first left singular vectors as are the singular values whose normalized
sum is greater than 99% (L7 7=t = 99%).

i=1 max(sv;
Thus, a matrix that maps the origlinal solution to the computed subspace is defined as:

q):( ([)(1) ¢(2) ¢(nr)) (3.10)

For many applications n, has been found much lower than the initial dimension of the problem.
Within an explicit incremental (time-stepping) scheme, given the solution u'’ at time ¢ j» the so-
lution at the next time instant is acquired by solving a linear algebraic system in the form of:

GVl — O (3.11)

Approximating solution u¥*1) in the subspace spanned by the basis @

u’" x @qUtY (3.12)

the reduced order model equation is obtained as:

G(J)(I)q(j+1) —HY

TaWDdaVD = THY (3.13)
o' G/ @q =0 HY

Thus, the subspace solution vector is acquired by solving an algebraic system of size n, instead of

npor. This is generally preferred, especially when n, < npor, which is the case for numerous

applications.

An important dispute rises, regarding the point of the entire procedure presented above. This is
none other than the fact that the ROM is built a posteriori using already computed solutions of the
evolution field. Two beneficial approaches are mainly considered to answer this. The first consists of
solving the Full Order Model over a short time interval (snapshot window) allowing for the extraction
of the characteristic structure of the solution field that defines the ROM. The latter is then solved over
larger time intervals, leading to computing time savings. The other approach consists of solving the
original model over the entire time interval and then employing the corresponding ROM to efficiently
solve similar problems (in terms of slight variations in material parameters or boundary conditions).

3.1.3.2 Motivation for an A Priori Space-Time Separated Representation

The previous section clearly illustrates the value of MOR. However, the ideal scenario would be to be
able to build a reduced order basis a priori, without the reliance on the precomputed solution of the
initial model. The accuracy of the ROM solution could then be assessed and, if deemed necessary, the
reduced basis would be enriched to improve accuracy [22]. The Proper Generalized Decomposition,
as also previously mentioned, efficiently pairs with this scenario.

The above POD procedure yields one more interesting remark, that being the fact that an accurate
solution approximation can often be written as a separated representation involving a few number of
terms. Especially when the solution field evolution is smooth, the ordered eigenvalues (or singular
values) display a rapid decay. Hence, the evolution of the field can be approximated by a low number,
n,, of modes since most of the system energy is preserved with them. Consequently, the space-time
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dependent solution can be approximated by sum of a small number of functional products, with one
function depending on the space coordinates and the other one on time.

ux,t) =Y uDeu(@) (3.14)
i=1

where u¢(x) denote the spatial modes and u,(¢) the temporal modes. As mentioned in Section 3.1.1,
separated representations like Eq. (3.14) are at the core of the PGD.

3.2 Separating Physical Space and Time

3.2.1 Continuous Space-Time Decomposition

For the sake of intuitiveness, attention is given to Fig.3.1, which showcases the continuous (Fig.3.1a)
space-time response surface for the transverse displacement U,(x,¢) of a plane cantilever subjected
to a sinusoidal excitation at its free end, as well as its descretized representation U, (x;,t;) (Fig.3.1b).
The goal is to determine this space-time response surface employing a strategy that does not proceed

A /

o | )]

y27774

u (t)

(a) Continuous representation (b) Discrete representation

Figure 3.1: Illustration of a plane cantilever beam in the space-time framework: Q x (0, 7]

in a step-by-step manner but rather determines the evolution at once.

Starting from the continuous system description, we aim to express the space-time counterparts of
all the response quantities and operators of the system. Using Eq. (3.1) and Eq. (A.2), we can express
the response surface as:

Ux,t) = i [u(x) ® u (1)) (3.15)

enr=1

where ug is a spatial vector function, u; a temporal scalar function and " ® " represents the tensor
product of functionals.
From Eq. (3.15), the expressions for the velocity and acceleration field become:

Ux,t) = f [ug(x) ® 14(2)]"" (3.16)

enr=1
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Ux,t) = f [us(x) ® ii,(£)]"" (3.17)

enr=1

Equivalently to the response parameter fields, a space-time decomposition for the excitation vector
field can also be defined:

F(x,t)= Y [fx)® fi()]°"™" (3.18)

enr=1

The system stiffness represents a functional linear operator, mapping the space of displacements
onto the space of force fields. Considering a purely static problem, it provides the resulting force at a
position x; from a displacement imposed at a position xg. It may be viewed as the Green’s function
(or kernel) (x,x',#) — K(x,x',t) of a functional operator u — f, such that:

Fx1, )= fQ K(x1, X3, )u(xs, ) (3.19)

Therefore, in the space-time framework, the stiffness operator can be viewed as a rank three tensor
that is decomposed into space and time components as follows:

K(x1,%2,8)= Y [Ky(x1,%X2) ®ky()]"" (3.20)

enr=1

Space-time decompositions for the mass and damping operators are expressed equivalently to the
stiffness.

3.2.2 Discrete Space-Time Decomposition

In its discrete representation, the space-time response solution is sought on a structured mesh with ng
degrees of freedom and n, time instants. It is represented by a ng x n; matrix U:

U= [uy,...,u,,] e R 3.21)

The discrete counterparts of the spatial and temporal functions are represented by the column vectors:

S ’ ¢ .
u, € R™,u, e R® (3.22)

Thus, using the PGD approximation (Eq. (3.2)), Eq. (3.15) in its discrete form is written as the sum-
mation of N tensor (or dyadic) products:

N
UM = Y ulr) guler” (3.23)

enr=1

where the discrete counterpart of the tensor product in each summand is the tensor product of vectors
or dyadic product (see Eq. (A.9)). The number of summands, N, required for an exact representation
of U by the sum of dyadic vector products can be upper-bounded by the number of spatial degrees of
freedom times the number of time steps, i.e. E < ng x ny. It is the ultimate goal of the PGD to yield an
approximation of the space-time displacement matrix, while preserving the required level of accuracy.
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Equivalently to Eq. (3.16) and 3.17, the approximations for the discrete representations of the
velocity and acceleration response fields are written as:

N

V= Y ulr) gul” (3.24)
enr=1

.o N

W= ¥ ufmgul” (3.25)
enr=1

As discussed in 3.2.1, the stiffness operator in the space-time framework is viewed as a rank three
tensor>, that depends on two spatial variables and one temporal variable. The discrete counterparts of
functions K4(x,x’) and k(¢) are:

K, e R"*"s k, e R™ (3.26)

and the discrete representation of their tensor product is defined as:

K, ® k; € R <n (3.27)

The space-time stiffness is therefore given by

N
K= ) K gkl (3.28)
— nr=

as:

N
M= Y M eoml” (3.29)
— enr=1

N
Cc= )Y cerigelenr (3.30)
— enr=1

Regarding linear elastodynamics, stiffness, mass and consequently damping operators are time
invariant. Therefore, the 3™ order tensors are computed by only one dyadic product summand.

K=K, ok, (3.31)
M=M, ®m, (3.32)
C=C,ec; (3.33)

3The underline convention used for the tensors is omitted for all tensors of rank 2 and below.
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For this special case, the temporal functions of the system operators are reduced to a constant vector
and thus the spatial functions are equal to the well known stiffness, mass and damping matrices:

kt:mt:ctzones(nt,l) (334)

K=K, M;=M, (C;=C (3.35)

where ones(n;,1) denotes a column vector in R™*, whose components are all equal to one.
Finally, the equation of motion Eq. (2.19) can be written for the solution approximation, under the
space-time formalism, as:

N

(M; ®m;) Z u(e"r)®u(enr) +
N

(Csec)| Y uleul” |+ (3.36)

N
K ® kt) Z uge”r) ® u(tenr) =Foys

where Feys = [foxs,1...fexs n,]. Since mass, damping and stiffness terms are time invariant, they can be
moved inside the respective sums. Then, employing property Eq. (A.10) leads to:

N
Z( (enr)) ( ougenr))_i_

enr=1
N
(enr)
nzﬂ( ‘W))@(c oul*” )+ (3.37)
§ oo

Taking into account Eq. (3.34), we get:

mtOﬁt = ﬁt
ctoﬁt = l.lt (338)

kiou; =wy

and thus, Eq. (3.37) is reduced into a simplified version that contains only rank 2 tensors:

Msﬁ(N) + CSU(N) + KsU(N) =Fext (3.39)

In the next section, the [, subscript can be omitted by employing Eq. (3.35) and the %) superscript
is omitted for simplicity.
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3.3 Space-Time Newmark - Non Incremental Solution Approach

In this section, the Newmark scheme will be cast into the space-time framework via a tensorial for-
mulation, first introduced (in a general manner) in [19] and lately implemented in [21]. Starting from
the discretized equation of motion, the residual force vector*, corresponding to a particular time step
J, 1s defined as:

r(uj 1) =Miij 1 +Cajy +Kujg — £ i1 (3.40)

where j =0,...,n; — 1 is the current time step.

Since we are dealing with linear analyses, the system matrices are constant and independent of the
configuration of the structure. We can thus express a matrix column-wise composed of the residual
vectors at all time steps as:

R=MU+CU+KU-F,,, (3.41)

Next, the Newmark scheme will be applied, enabling us to express the space-time velocity, U, and
acceleration, U, matrices as functions of the displacements U and the initial conditions, ug, . First,
for the sake of simplicity, we change the time step notation: u(t + At) =wu;,1, and so the Newmark
equations Eq. (2.31) and Eq. (2.30) are rearranged as:

(llj+1 — llj) + (—YAtﬁj+1 +(y— 1)Atﬁj) =0 (3.42)

(uj+1 —uj) + (—Atﬁj) + (—IBAtzﬁj+1 + (,3 - %) Atzﬁj) =0 (3.43)

In order to formulate the space-time Newmark scheme, the following linear combination of all couples
of successive displacement vectors:

Auj+1(01,02)= c1u;4+1 tcau; (3.44)

with j =0,...,n; — 1, must be expressed in matrix form as:

AU(ey,¢2) = [Augler, c)- - Auy,(c1,¢2)] = UAT(cq,c0) +upa’(cz) (3.45)

where the coefficients c¢1,c2 € R depend on the Newmark constants and the time step. The auxiliary
coefficient matrices are defined as:

[¢c1 0 0 O 0 ]
Cc2 C1 0 0 ... 0
0 cg9 C1 0o ... 0
Alcy,eo)=| . o o | e R (3.46)
o ... 0 co2 C1 0
| o ... O 0 cg9 C1 ]

4Since the exact solution is approximated, a residual internal force naturally appears.
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ool

aco)=| . |eR™ (3.47)

Space-time equivalents for Eq. (3.42), Eq. (3.43) are also expressed by employing Eq. (3.45):

AU(1,-1)+ AU(-yAt,(y - DAY =0 (3.48)

AU, -1)+AU(0,-At) + AU (- BAL%, (B - 0.5)At%) = 0 (3.49)

With the aid of Eq. (3.46) and Eq. (3.47), we define some specific auxiliary ”Alpha” matrices and
vectors as:

A; =A(1,-1) a;=a(-1)
Ay =A0,—-Ab) ay = a(—At) (3.50)
A3 =A(-BAL%,(B-0.5)At?) as=a((f-0.5)At?) '
Ay =A(—yAt,(y — DA?) ay = a((y —1)At)
Hence, Eq. (3.48) and Eq. (3.49) take the final form:
UAT +wpaT +UAT +ipal =0 (3.51)
UAT +upal +UAT +ugal + UAY +ipal =0 (3.52)
where the initial acceleration is computed from:
Mg =t 0 — Cap —Kuyp (3.53)

Inserting Eq. (3.51) and Eq. (3.52) in Eq. (3.40) for the residual matrix and performing some
grouping operations, leads to a set of algebraic equations that only depend on the displacements U:

R(U)=MUY-CUW+KU-L=0 (3.54)

In the above equations, matrices Y, W, L are defined as:

Y=ATD'H, w=ATD! (3.55)
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L=F.;+M|-ual +u, a{(A4 )+u (a4 A4 Ag_ag) “'H
-1 —1
_C|upal +v T(T)_IT_T (A AT T\ -
where:
-1 -1
D=AT-AT(A])" AL, H=AT(A]) (3.57)

In the PGD framework (Sec.3.1.2), the space-time response solution at the m? enrlchment um
is divided into the already evaluated m — 1 known enrichments and the current m** summand to be
calculated:

| Z u(e"r) ® u(e”r) + u(m) ® u(m) U by u(sm) ® u(tm) (3.58)

enr=1

Substituting Eq. (3.58) into the space-time equation of motion Eq. (3.54) yields:

MU 4 ul™ ouf™| Y- € [U" D+ ul™ ouf™ | W+ K U+ ul® ouf™|-L=0 (3.59)

The above equation Eq. (3.59) has two unknowns, the spatial enrichment vector u}* and the temporal
enrichment vector uj”.

For the presented formulation, the Fixed-Point Algorithm with Picard iterations [24] is used to
compute each spatial and temporal enrichment. The solution procedure has an inherent recursive
nature, so in reality, iterations are performed until convergence is achieved and a new set of spatial
and temporal modes is acquired. In Fig. 3.2 a 1D illustration of the fixed-point algorithm to compute
a coupled pair of unknown functions is given.

Within the fixed-point algorithm solution procedure, at a particular iteration &, multiplying the

left hand side of Eq. (3.59), which would be R (U1 +Fu{™ @k—lu“”)) by (k 1 (m)) leads to a

projection into space, which produces the Space Problem, whereas multiplying Eq. (3.59) by (k (m))
leads to a projection into time, which produces the Time Problem.

The solution of the Space Problem (line 7 of Algorithm 2), is computed by solving the following
linear system:

E, (kugm>) ~ b, (3.60)
with the corresponding coefficient matrix and right hand side written as:
T
E, = ((k—lugm)) Y(k_lu(tm)))M
T
— ((k—lu(tm)) W(k—lugm)))c (361)

[l )
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Start:
Set arbitrary X (x)
Y(»)

R ®

Fix X (x)
Evaluate Y (y)

X(x)

Figure 3.2: 1D illustration of the fixed-point algorithm

b = (L ~MU™ DY+ cumDw - KU(’"‘D) (k—lug'")) (3.62)

In a similar manner, the solution of the 7ime Problem (line 8 of Algorithm 2), is computed by
solving the following linear system:

E, (kug’")) = b, (3.63)

with the corresponding coefficient matrix and right hand side written as:

E, - ((ku(sm))TM(kugsm)))YT

() ¢ (um) W (3.64)

b; = (L MUy cum-Dw - KU('"—”) (kugM’) (3.65)

where I; € R™*" is the temporal identity matrix.
Next, a pseudo-algorithm for the Newmark-PGD non-incremental solution procedure is provided
(Algorithm 2).
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Algorithm 2 PGD Solution Scheme

INPUT: K,M,C,f
OUTPUT: U

—_—

—_ = = = = e

17:
18:

R e A A

. select: solver parameters — M nax, Bmaxs €fps> €enr

select: initialization case
initialize: space and time modes — U® =u{” g u”
form=1:m,,,, do
initialize: u™ — ku{m-D, Ou(tm) — kugm_l)
fork=1:%,,,, do
kal™ — solve: Eq. (3.60)
ku(tm) — solve: Eq. (3.63)
if |FUM™ —F-lgm|, <ep, then

end for
if IR(U™)|2 <€enr then
break;
end if
end for

> Different cases investigated in Sec.4.2
> ENTER enrichment loop

> ENTER fixed point loop

> Check f.p. convergence

> EXIT fixed point loop

> Check enrichment convergence

> EXIT enrichment loop
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Chapter 4

NUMERICAL SIMULATIONS

In this chapter, several numerical benchmarks are presented to validate the performance of the space-
time PGD framework, in terms of robustness, accuracy and efficiency, but also to point out the limits
of the presented methodology.

4.1 Single-Degree-of-Freedom System

As a first example, the response of a single-degree-of-freedom (SDOF) system is analyzed, consid-
ering three different excitation scenarios. First a harmonically excited system (Case 1) and then a
system subjected to an impulsive load (Case 2). All results are compared with the solution acquired
via the conventional Newmark method and, for the special cases where it exists, with an analytical
solution.

4.1.1 Harmonic Excitation

First, a harmonically excited SDOF oscillator is examined. The model and excitation properties are
presented in Fig. 4.1.

¢ m
j [ . f(® Model Properties Excitation Properties

m=11[t] u(0) =0

/\ /\ k= an? [N/m] a(0) = 0
k ; T =1 [sec], w,=1/[rad] fo=10[N/n], wp = 20,
v \/ §=2%, (c = 2mw,$) f(@®) = fosin(w, t)

Figure 4.1: SDOF Case 1: Model

For this case of a damped SDOF system with “at rest” initial conditions, there exists an analytical
expression for the total solution which is given by:

29
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u(t) = g‘f“’”t [A cos(wp?) + Bsin(wpt)] + [C cos(wpt) + D sin(wp?)] (4.1)

-~

TV
Utransient Usteady state

where:

wp =w,\/1—E2

1-(w p/wn)z

c=2°
k [1—(wp/w,)?1? +[28(wp/w,) 2
k []. - (wp/wn)2]2 + [Zé(wp/wn)]z
A=-D

B A¢ - Clwp/wy)
ie

Consequently the analytical expressions for the velocity and acceleration are acquired with differen-
tiation with respect to time as:

u(t) = EwnUsransient + Wp [—A sin(wpt) + B cos(wpt)] ecfwnt

-~

u transient
. 4.3
+wp [-Csin(wpt) + D cos(wpt)] (43)
ustea:i; state
and
() = tigransient + usteady state 4.4)
where
U transient = S WnUransient
+Ewpwp [~Asin(wpt) + Beos(wpt)] e (4.5)
+ sz [-A cos(wpt) — Bsin(wpt)]e*“r?
Usteady state = wg [_C COS((Up t)-D sin(wp t)] (4.6)

Fig. 4.2 depicts the comparison of the computed numerical response via the Newmark method and the
PGD versus the analytical solution. As expected, only one enrichment with two fixed point iterations
is enough to compute the response of the SDOF system with sufficient accuracy. The L2—norms of
the displacement, velocity and acceleration errors, between the Newmark and the PGD solution, are
respectively: 8.75e — 09, 5.42¢ — 08, 1.74e - 06.



u (m)

i (m/s?)

i (m/s)

4 6
t(sec)

(c¢) Acceleration

Figure 4.2: SDOF Case 1: Response
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4.1.2 Impulsive Excitation

In this subsection, the SDOF model, depicted in Fig. 4.3 is analyzed.

u(t)
c m Model Properties Excitation Properties

4 0 = =
g1 f@® m=17[t] u(0) = 0

N k= 4n? [N/p] u(0) =0

i T =1 [sec], w,=1[rad/sec] £ = 10[kN/m],
£=0 () = fysin@,d, t € [0,74]
, fit)=0 ,t € (11,10]

Figure 4.3: SDOF Case 2: Model

For this case of an undamped SDOF system, subjected to an impulsive load (e.g. blast load), the
analytical solution for the displacement assumes the following form:

utransient usteady State
Uo po P . o . A
u(?) =< ugcos(w t)+( )sm(w t)+— sin(wy,t) ,0<t=<T7 4.7
() 0 n o, k 1— P n B 1_ 92 p 1 4.7)
u(r1)cos(w,t) + £ u(”) sin(w, t) ,T1<t

where p = w,/w,
Consequently, the velocity and acceleration are respectively:

u transient usteady state
o PpPo P po 1
u) =L w ugsin(w t)+(——— )cos(w t))+w ———cos(wpt) ,0<t<711 (4.8
@) n ( 0 n o, E1_ p n p B 1— p2 p ( )
W, (—u(rl)sin(wnt) + ”((U”) cos(wnt)) ,T1<t
U transient usteady state
. "9 NI N
ii(t) = —W,Unansient + (_wp Usteady state) ,0st=<1y (4.9)

(u(Tl)cos(wnt) + & u(”) s1n(wnt)) ,T1<t

The results are shown in Fig. 4.4. Once again, only one enrichment with two Picard iterations
yields an accurate response. The L2—norms of the displacement, velocity and acceleration errors,
between the Newmark and the PGD solution, are respectively: 3.21e — 08, 2.10e — 07, 1.05¢ — 05.



u (m)

i (m/s?)

i (m/s)

SRRARE

4 6
t(sec)

(a) Displacement

YRR NY

SV

4 6
t(sec)
(b) Velocity

AN

4 6
t(sec)

(c¢) Acceleration

Figure 4.4: SDOF Case 2: Response

REARAAAN
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4.2 2D Frame

In this section, the three-storey single-bay 2D frame, depicted in Fig. 4.5, is analyzed. The three
excitation scenarios presented in the bottom table of Fig. 4.5 are considered. Both beams and columns
are discretized using five Euler-Bernoulli 2D beam elements. The first six eigenmodes of the structure
are shown in Fig. 4.6.

Model Properties

p = 7850 [kg/m?]

E =210 [GPa]

Section: RHS 300x100/10, A = 76e — 04 [mz]

Excitation Scenarios

Case 1: ii, (t) = 0.1sin(wpt), W, = Wy

3.0m

Case 2: f(t) = 2-10%*sin(10mt), t €[0,0.1]

H=

Case 3: i, (t) — Kobe earthquake

o, < @, { o]
-

! : e

: | SR

( P

Figure 4.6: 2D Frame: Eigenmodes 1 -6

The first 6 corresponding eigenfrequencies are given below:
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w1 =28.988
we =121.055
w3 =259.626
wg =355.481 (4.10)
ws =407.517
we =431.006

An important aspect of the algorithmic implementation of the formulation presented in Sec.3.3 is
the initial ”guess” that is provided (line 2 of Algorithm 2). In this section, several different cases of
spatial and temporal PGD mode initialization will be tested, in order to investigate their influence on
the overall performance of the space-time framework. The only limitation for the initialization modes
is that their norms must not be zero, in order for the algorithm to begin the iterations (without any
singularities).

4.2.1 Harmonic Excitation-Resonance

First, the 2D frame of Fig. 4.5 is harmonically excited. The ground acceleration, depicted in Fig.
4.7, has a frequency equal to the first eigenfrequency of the structure. The time step is chosen equal
to: dt =0.01 [sec]. As expected, the response of the structure will be resonant. For the mass matrix,
the consistent mass approach is adopted and for the Rayleigh damping matrix of the structure, the
damping ratios for the first two eigenmodes are chosen equal to 5%. For the result comparison, the
horizontal displacement of the top left node is selected as a reference degree of freedom (see Fig. 4.5).

oo ||| || i

0.06 1
0.04 4

0.02 | 4

iig (m/s”)

-0.02

-0.04

-0.06 -

bl | 11

0 0.5 1 15 2 25 3 3.5 4 4.5 5

t (sec)

Figure 4.7: 2D Frame - Resonance: Ground acceleration

4.2.1.1 Case 1: Arbitrary-1 Spatial and Temporal Initialization

For this excitation, three scenarios for the spatial and temporal initializations will be considered. The
first combination, termed Arbitrary-1, is an arbitrary initialization for both the spatial and the temporal
modes. Arbitrary-1 initializations are considered as vectors with zero entries, apart from the first one
which is taken equal to 10™¢, where ¢ = 10.

Thus, for this particular model with 128 unconstrained degrees of freedom and the time domain
discretized into 500 time steps, the initial spatial and temporal are given as:
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u® = zeros(128,1), and u®(1)=1071°

4.11
u” = zeros(500,1), and u”(1) = 1071 1D

where zeros(nL,nC) denotes the MATLAB command for an array with nL lines, nC columns and
all entries equal to zero.

Fig. 4.9 depicts the response obtained from the conventional incremental Newmark method and the
approximate solution of the PGD with two enrichments. Also, for the sake of comparison, the solution
obtained from a reduced basis approximation of the system, constructed using as many eigenvectors
as enrichments performed, as basis vectors, is also depicted. It is evident that the first enrichment
of the PGD does not yield any response, but the second enrichment shows very good accuracy. The
only noticeable deviation of the PGD from the Newmark reference solution appears in the transient
response part of the acceleration, which is also the case for the reduced modal basis approximation.
As showcased in Fig. 4.9¢, one more enrichment corrects this small error.

The convergence of the space-time residual, in terms of matrix norm, against the increasing number
of enrichments is shown with the red line in Fig. 4.8. The blue line of Fig. 4.8. depicts the ratio of the
time required for the PGD solution, over the time required for the incremental Newmark approach.
An acceptable level accuracy is obtained by only two enrichments, accompanied by a speed-up of
2.0208 in terms of analysis runtime.

Table 4.1: 2D Frame Resonance-Case 1: Runtime Speed-up

Number of enrichments ﬁ Speed-up
1 0.1911 | 5.2316
2 0.4949 | 2.0208
3 0.8103 | 1.2341
1 ™ 1
0.9 10.9
0.8 408
10.7
0.7
A 10.6
a 50.6 r K
O 2 10.5
5 0s} &
- 104
04 r {03
0.3 10.2
0.2 10.1

©
i
o

2 3
Number of enrichments

-

Figure 4.8: 2D Frame Resonance-Case 1: Convergence and relative runtimes
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I
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(b) Velocity

| | | | | | |
0 0.5 1 15 2 25 3 35 4 4.5 5

0.025

0.02 -

0.015 -

0.01

0.005
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;= -0.005}

-0.01}

-0.015 -

-0.02 -

_0025 1 1 1 1 1 1 1 1 1
0 0.5 1 1.5 2 25 3 3.5 4 4.5

t (sec)

(c¢) Acceleration

Figure 4.9: 2D Frame Resonance-Case 1: Response
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Figure 4.10: 2D Frame Resonance-Case 1: PGD Spatial ( (””I ) and Temporal (I an ) Modes
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4.2.1.2 Case 2: Arbitrary-2 Spatial and Temporal Initialization

Next, as a second arbitrary initialization, termed Arbitrary-2, the initial spatial and temporal modes
are chosen as vectors with all entries equal to 10™¢, where ¢ = 10 (see Eq. (4.12)).

u® = zeros(128,1) +1071°

4.12)
ul” = zeros(500,1) +1071°

Table 4.2: 2D Frame Resonance-Case 2: Runtime Speed-up

Number of enrichments ﬁ Speed-up
1 0.5011 | 1.9958
2 0.8420 | 1.1876
3 1.1718 | 0.8534

Fig. 4.12 depicts the response comparison for the incremental Newmark, the PGD, as well as
the modal analysis. Here, the first enrichment yields very good accuracy, surpassing the algorithmic
initialization barrier of the previous subsection. It also worth mentioning here, that the normalized

o
i)

The convergence of the space-time residual, in terms of matrix norm, against the increasing number
of enrichments is shown with the red line in Fig. 4.11. The blue line of Fig. 4.11. depicts the ratio of the
time required for the PGD solution, over the time required for the incremental Newmark approach. An
acceptable level accuracy is obtained by only one enrichment, accompanied by a speed-up of 1.9958
in terms of analysis runtime.

1)
first spatial mode, (Iu(;l)l)’ is equal to the first normalized eigenmode of the system, (
s 12

0.25

10.2

09t
» 10.15
q 2 _~
o £08
5§ ~
0.7+ 101
0.6
0.05
05
04 Il h o L 0
1 2 3

Number of enrichments

Figure 4.11: 2D Frame Resonance-Case 2: Convergence and relative runtimes
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- u(m)

u (m/s)
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25
t (sec)
(b) Velocity

0.025 T
ﬁxio'-‘
. Newmark
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0.015 2 Z
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2 P \
s
.
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1 x107 ‘ ‘
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Figure 4.12: 2D Frame Resonance-Case 2: Response
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4.2.1.3 Case 3: Static Spatial and Arbitrary-1 Temporal Initialization

Finally, the same analysis is performed, but the spatial initialization is now selected as the solution
displacement vector of the system, subjected to the static load showed in Fig. 4.14.

- -~ Bt

Figure 4.14: 2D Frame Resonance-Case 3: Reference static analysis

Convergence and runtime results are shown in Fig. 4.15 and Table 4.3. The results for two PGD
enrichments, the conventional Newmark and the modal analysis using 3 eigenmodes as a reduced
basis are shown in Fig. 4.16.

It is evident that initiliazing the spatial mode with a vector that roughly resembles the response
of the first eigenmode of the structure, accelerates the convergence of the PGD solution, compared to
Case 1, and yields accurate results with just one enrichment. The one-enrichment solution however,
still can’t accurately approximate the transient part of the acceleration response.

Table 4.3: 2D Frame Resonance-Case 3: Runtime Speed-up

Number of enrichments ﬁ Speed-up
1 0.4749 | 2.1055
2 0.8246 1.2127
3 1.1801 | 0.8474

0.4 : - * 0
1 2 3

Number of enrichments

Figure 4.15: 2D Frame Resonance-Case 3: Convergence and relative runtimes
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Figure 4.16: 2D Frame Resonance-Case 3: Response
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4.2.2 Impulsive Excitation

Next, the 2D frame of Fig. 4.5 is subjected to an impulsive external load, depicted in Fig. 4.18a, whose
expression is given in the second line of the bottom table of Fig. 4.5. All other system properties
remain the same. The time step is chosen equal to: dt = 5e — 04 [sec]. For the result comparison, the
vertical displacement of node #42 is selected as a reference degree of freedom (see Fig. 4.5).

o x10°

2.2 T 3.64
-0.2
-0.4
-0.6
E 0.8
~—
— E
d
N~—
S L2
-l4
-16
5 I A A S R N B B 08 ‘ 346
0 0.1 0.2 0.3 0.4 0.5 0.6 0.7 0.8 0.9 1 1 2 3
t (sec) Number of enrichments
(a) 2D Frame Impulse: Impulsive load (b) 2D Frame Impulse-Case 1: Convergence and runtimes

Figure 4.18: 2D Frame Impulse: Excitation, Convergence and Runtimes

4.2.2.1 Case 1: Arbitrary-2 Spatial and Temporal Initialization

First, Arbitrary-2 initialization for both the spatial and the temporal modes is considered. For this
particular excitation case, the initial modes are given similarly to Eq. (4.12), except for the length of
the temporal mode, which is equal to 2000.

Response results for 2 PGD enrichments are shown in Fig. 4.20. Even though the excitation
induces rather localized response patterns, the PGD approximation is very accurate with only one
enrichment. Modal analysis results using 3 eigenvectors as a reduced basis are also included for
comparison. Contrary to the PGD, the modal decomposition cannot yield accurate results using a
small number of eigenvectors, which is expected since the external impulsive load produces higher
mode effects. For an accurate approximation, the minimum number of eigenvectors for the modal
reduced basis is found to be equal to 10. Convergence and runtime results are shown in Table 4.4 and
Fig. 4.18b. It is noted here, that in terms of runtime, the PGD does not achieve any significant gain
in this example. The PGD modes are shown in Fig. 4.19, where it is clear that the first spatial mode
represents a localized response pattern.

Table 4.4: 2D Frame Impulse-Case 1: Runtime Speed-up

Number of enrichments mt;ﬁ Speed-up
1 0.9744 | 1.0263
2 1.4327 | 0.6980
3 2.0521 | 0.4873
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4.2.2.2 Case 2: Static Spatial and Arbitrary-1 Temporal Initialization

In this subsection, the 3 storey frame is again excited with the impulsive load of Fig. 4.18a, but the
initial spatial mode is chosen as the solution displacement vector, acquired from the static analysis of
the structure subjected to a vertical load on the reference node #42 (see Fig. 4.21).

Figure 4.21: 2D Frame Impulse-Case 2:

Same as in the previous benchmark, the PGD yields accurate results with just one enrichment.
A not particularly significant runtime speed-up is also accomplished by using one enrichment, as
showcased in Table 4.5 and Fig. 4.22. The corresponding spatial and temporal modes are shown in
Fig. 4.23, and the response comparison in Fig. 4.24.

Py

Reference static analysis

Table 4.5: 2D Frame Impulse-Case 2: Runtime Speed-up

Number of enrichments m@ﬁ Speed-up
1 0.8950 | 1.1174
2 1.3716 | 0.7291
3 1.9690 | 0.5079
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Figure 4.22: 2D Frame Impulse-Case 2: Convergence and relative runtimes
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4.2.3 Transient Excitation

Finally, the 2D frame is subjected to the 1995 Kobe earthquake (Fig. 4.25). Arbitrary-2 initialization
for both the spatial and the temporal modes is chosen. The time step is chosen equal to: dt = 0.01
[sec] and the record duration is 20 [sec]. Thus, the initial mode vectors are the given by Eq. (4.12).

I I I I I I I
0 2 4 6 8 10 12 14 16 18 20

t (sec)

Figure 4.25: 2D Frame Transient: Kobe ground acceleration [23]

For this excitation, the PGD once again yields accurate response with one enrichment (Fig. 4.28).
A speed-up is achieved by using up to 2 enrichments(Fig 4.26, Table 4.6). The corresponding spatial
modes, depicted in Fig. 4.27, resemble the low frequency eigenmodes of the structure.

Table 4.6: 2D Frame Transient: Runtime Speed-up

Number of enrichments ﬁ Speed-up
1 0.5449 | 1.8350
2 0.9272 | 1.0785
3 1.1465 | 0.8722
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Figure 4.26: 2D Frame Transient: Convergence and relative runtimes
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For this example, as an error metric, as well as a convergence indicator, the Frobenius norm of
the global displacement error matrix, is investigated. To that end, the algorithm is set to run for 20
enrichments. To define the global displacement error matrix (which can also be seen as the trace of
the covariance matrix of the space-time displacement matrix), we first define the two point correlation
matrix of the difference between the displacement matrix via the Newmark method and the PGD space-
time displacement matrix.

CU = (UNewmark - UPGD) (UNewmark - UPGD)T (4 13)

The temporal average of the square root of Cy yields the global displacement error matrix:

1
ey = —Cy? (4.14)
ni
Fig. 4.29 showcases the convergence behavior of the global error for two values of the fixed point
algorithm tolerance.

10_8 3 T T T T T T T T T
i —0—¢;, = le — 03

’€U|fr0

0 2 4 6 8 10 12 14 16 18 20
Number of Enrichments

Figure 4.29: Global error convergence

4.3 3D Frame

As a final benchmark, the 3D frame structure of Fig. 4.30 is analyzed, using the Kobe earthquake
excitation of Fig. 4.25.
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Model Properties

p p = 2500 [kg/m?]
E =01[GPa]
Columns: I, =107 [m*]
=107 [m"]
I,=5-10"* [m*]
A=105 [m?]
@ Beams: [, =21-107° [m*]
I[,=21-10"%  [m*]
I,=25-10"% [m*]
A=025 [m?]

Figure 4.30: 3D Frame: Model

Fig. 4.31 showcases the space-time residual convergence and the response comparison for the
floor displacement along the x—axis is given in Fig. 4.32. The PGD with Arbitrary-2 initialization
again yields results with just one enrichment. The analysis is carried out using both the lumped mass
and the consistent mass approach. The relative results (between Newmark and PGD) are similar but
it is worth noting that the PGD runtime using the lumped mass approach is 51% of the PGD runtime
considering a consistent mass matrix, whereas the lumped mass Newmark solution runtime is 81% of
the consistent mass Newmark runtime. This fact states that the efficiency of the PGD can be influenced
by the “structure” characteristics of the system matrices (e.g. sparsity, bandwidth, etc).
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T
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Figure 4.31: 3D Frame Transient: Convergence
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Chapter 5

CONCLUSIONS AND FUTURE WORK

5.1 Summary - Conclusions

In this thesis, a Proper Generalized Decomposition(PGD)-based space-time formulation of the New-
mark time integration scheme for linear structural dynamics is presented. The PGD approach is used
to cast the incremental solution scheme into its non-incremental space-time equivalent. The latter pro-
duces a system of two coupled space and time equations, which is solved using a greedy algorithm,
namely a fixed point algorithm with Picard iterations. The displacement field is sought in a separated
representation form, i.e. a product of spatial and temporal modes. Thus, the solution of the initial
boundary value problem in the entire space-time domain is iteratively constructed via enrichments
until convergence is achieved.

The presented formulation is demonstrated and verified via several numerical benchmarks. Dur-
ing convergence, the occurring spatial modes (spatial response patterns of the analyzed structure) and
temporal modes (time series of specific frequencies) are investigated. First, two single-degree-of-
freedom (SDOF) systems, whose analytical solution is available, are considered. The PGD solver
yields very accurate results when compared to the conventional Newmark scheme as well as the ana-
lytical solution.

As the main benchmark model, a 3-storey 2D frame structure is chosen and analyzed using dif-
ferent excitations. Harmonically exciting the structure with a ground acceleration whose frequency
matches the first eigenfrequency of the structure produces a resonant response. The PGD yields ac-
curate results with only one enrichment. In this particular case, the computed spatial PGD mode
normalized with its L2 norm is equal the structures L2 normalized first eigenmode. Frequency anal-
ysis of the corresponding first temporal PGD mode yields a dominant frequency equal to the first
eigenfrequency of the structure.

Next, an impulsive (half-sine) point load is applied. The PGD is able to capture the localized de-
formation pattern within the first enrichment. The spatial PGD modes contain both local and global
response behaviors induced by the impulse. This fact states an advantage of the PGD over the tradi-
tional approach of modal truncation, as its computed modes adapt to the structural response patterns.
Furthermore, data-driven approaches like the Proper Orthogonal Decomposition (POD) are also out-
performed, since the localized deformation patterns need to be captured in the data used to compute
the reduced order basis in order to be predicted by the reduced order model.

Finally, the structure is excited with a seismic ground acceleration. Once again, one enrichment
is enough to adequately approximate the system response. The first few spatial PGD modes reveal a
high correlation with the structure first few, low frequency, linear modes of vibration.

The benchmarks conclude with the analysis of the 1-story 3D frame. The system mass matrix is
assembled both using the lumped mass approach and the consistent mass approach. Comparison of
the PGD runtimes for this example showcases an important acceleration of the PGD algorithm when
lumped masses are considered, which is not the case for the conventional Newmark method.
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Several remarks regarding the algorithmic implementation of the formulation are summarized be-

low.

Accuracy is achieved with a small number of enrichments for different excitation scenarios.
The PGD approach can accelerate the analysis runtimes.

Memory requirements (for processing) and storage requirements (for storing) the solution are
reduced, thanks to the separated representation of the solution field.

The PGD spatial modes can be correlated with the structure eigenmodes.
Good convergence behavior of the solution procedure is observed.

The algorithmic parameters, mainly the fixed point convergence tolerance has an important
influence on the algorithm’s accuracy and convergence behavior.

Concluding, the presented approach follows a solution procedure that differs from the conventional
step-by-step methods. Its computational efficiency mainly depends on the number of enrichments
performed, but also on the algorithmic parameters and the internal numerical strategies involved. In
some cases, a speed-up factor of two was achieved. However, the PGD’s possibilities, as well as its
limits, within space-time structural dynamics problems, are yet to be discovered.

5.2 Future Research

The following are research directions that could greatly extend/improve the current work:

l.

Extension of the space-time formulation to problems involving material and/or geometrical non-
linearities (e.g. history-dependent material behavior, large deformations, nonlinear boundary
conditions).

Application of the space-time formulation to a wide variety of structural dynamics problems
and investigation of its applicability/performance.

. Integration of numerical analysis procedures, other than the fixed point algorithm, for solving

the coupled space-time equations (e.g. family of Newton methods).

Following in the footsteps of [19], establishment of space-time formulations for other implic-
it/explicit time integration schemes (e.g. CDM, Bathe, HHT-a) and investigation of their effi-
ciency.

. Integration of new strategies within the current formulation, that could reduce the computational

cost while preserving good convergence behavior. One goal could be to provide new techniques
for assembling/representing the space-time matrices of the algorithm, whose dimension can be-
come very high when dealing with fine spatial and temporal meshes. Furthermore, alternatives
to the serial nature of the successive enrichment procedure should be investigated, making its
deployment on parallel computing platforms possible.



Appendix A

Tensor Algebra Definitions

In this section, some basic operations from tensor and multilinear algebra are presented ([25]). The
ultimate goal is applying a tensor formulation, onto the equations governing structural dynamics, to
construct (or identify) space-time structural system operators. The notation incorporated in this work
for the tensors is the “abstract index notation” as well as the underline convention”. Thus, A=A is
a 1%t order ! tensor, A = A, jisa 27 grder tensor etc..

First, the tensor product ® is defined as:

A:g®w©Aij:Qi®wj (A.1)
or using matrix and vector algebra notation (similarly to the definition of the Kronecker product)

QW
QeW= : (A.2)
QnoW

Next, the single tensor contraction ”-” between a 2" order and a 1% order tensor is defined as:

[

Q=W (A3)

and the double contraction ”:” between a 4™ order and a 2™ order tensor as:

(A.4)

113>
1o
1<

The double contraction between two 2™ order tensors can be viewed as the inner product between
them and using Einstein’s summation convention, we write:

IF>

W=Qi;Wi; (A.5)

From Eq. (A.1) and Eq. (A.4), we can consider a 4" order tensor as a linear (or better yet bilinear)
mapping between two 2™ order tensors:

(QeW):Z=X©Q;WuZj =Xy (A.6)

1Terms order and rank are used without distinction.
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Additionally, the definitions for the dyadic, the outer (for column vectors) and the tensor product
of two vectors are given respectively as:

A=ab (A7)
A=ab’ (A.8)
A=asb (A.9)

where A € R, ae R™, be R". It is noted that definitions Eq. (A.7), Eq. (A.8) and Eq. (A.9) are
equivalent and the only the notation differs.

Next, a proof is provided, for the following property of the product between a 3" order tensor and
a 2" order tensor.

KU = (K ®l—(t) (u,8u,) = (gsﬂs) ® (k,ou,) (A.10)

where o denotes the component-wise product. The aim is to employ this property for the product
between a decomposed 3™ order tensor that represents a space-time system operator and the corre-
sponding decomposed 24 order tensor space-time response quantity.

Using the abstract index notation, the components of a 3™ order system operator tensor (e.g. stiff-
ness) are written as:

Kijr = Kij(tr) = (Ks)ij(ker (A.11)
and the components of a 2" order system response tensor (e.g. displacement) are written as:
Ujr, =uj(ty) = (ugs)(ug (A.12)

The product between the stiffness tensor and the displacement tensor yield the components:

Y Kt = 3 (K)o ws =

j=1 =1
ZsKij(tk)uj(tk) = ZS(Ks)ij(us)j(kt)k(ut)k = (A.13)
j=1 =1

Y K j(tn)utn) = (Kyus)iete)y

j=1

The left hand sides of Eq. (A.13) are the components of the product KU whereas the right hand side

of the third line of Eq. (A.13) represents the components of the term: (K u ) (k,ou,). Combining
the first part of Eq. (A.10) and the last line of Eq. (A.13) yields the proof of the property.
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